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This paper develops boundary feedback control laws to reduce stop-and-go oscillations in congested
traffic. The macroscopic traffic dynamics are governed by Aw-Rascle-Zhang (ARZ) model, consisting of
second-order nonlinear partial differential equations (PDEs). A criterion to distinguish free and congested
regimes for the ARZ traffic model leads to the study of hetero-directional hyperbolic PDE model of
congested traffic regime. To stabilize the oscillations of traffic density and speed in a freeway segment, a
boundary input through ramp metering is considered. We discuss the stabilization problem for freeway

Keywords: . .
ARZ traffic model segments respectively, upstream and downstream of the ramp. For the more challenging upstream control
PDE control problem, our full-state feedback control law employs a backstepping transformation. Both collocated and

anti-collocated boundary observers are designed. The exponential stability in L? sense and finite time
convergence to equilibrium are achieved and validated with simulation. In the absence of relaxation
time and boundary parameters’ knowledge, we propose adaptive output feedback control design. Control
is applied at outlet and the measurement is taken from inlet of the freeway segment. We use the
backstepping method to obtain an observer canonical form in which unknown parameters multiply
with measured output. A parametric model based on this form is derived and gradient-based parameter
estimators are designed. An explicit state observer involving the delayed values of the input and the
outputisintroduced for state estimation. Using the parameter and state estimates, we develop an adaptive
output feedback control law which achieves convergence to the steady regulation in the L? sense.

© 2018 Published by Elsevier Ltd.

Backstepping
Adaptive output feedback

1. Introduction (Lighthill & Whitham, 1955; Richards, 1956), second-order Payne-
Whitham (PW) model (Payne, 1971; Whitham, 2011) and second-

The stop-and-go traffic is a common phenomenon in congested order ARZ model. The first-order LWR model fails to model

freeway, causing increase consumptions of fuel and unsafe driving
conditions. The oscillations appear with no apparent road change
and are caused by delay of a driver’s response. It is of great
importance if we can reduce this kind of traffic congestion. The
traffic instabilities, also known as “jamiton”, Belletti, Huo, Litrico,
and Bayen (2015), Fan, Herty, and Seibold (0000), Flynn, Kasimov,
Nave, Rosales, and Seibold (2009) and Seibold, Flynn, Kasimov, and
Rosales (2012) are well represented by Aw-Rascle-Zhang (ARZ)
model (Aw & Rascle, 2000; Zhang, 2002), which consists of second-
order, nonlinear hyperbolic PDEs of traffic density and velocity.
The traffic congestion on freeway has been investigated inten-
sively with different levels of traffic model. Macroscopic model-
ing of traffic dynamics with PDE has been proposed, including
first-order model by Ligthill and Whitham and Richards (LWR)
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stop-and-go traffic, which does not obey the density-velocity
relation in equilibrium. To improve the LWR model, PW model
developed a velocity equation to allow deviations from the
density-velocity equilibrium. The PW model, consisting of the mo-
mentum equation and conservation law, is nonlinear second-order
PDEs. It is shown in Cassidy and Windover (1995) and Daganzo
(1995) that disturbances in PW model travel faster than traffic
velocity. As a result, vehicle on freeway is influenced from both
behind and front, indicating that traffic flow is isotropic. How-
ever, Zhang (2002) pointed out that traffic flow is anisotropic since
drivers mostly respond to the traffic in front of them. To deal with
this, Aw and Rascle (2000) and Zhang (2002) separately proposed
a new velocity equation to deal with the problem. Combining
these two models together by proper definition and choice of
coefficients, the ARZ model is used in this paper.

To stabilize the oscillations of stop-and-go traffic, we propose
boundary control strategies. Boundary control through ramp me-
tering and varying speed limits are widely and effectively used
nowadays in freeway traffic management. In developing boundary
feedback control through ramp metering and varying speed limits,
many recent efforts (Belletti et al., 2015; Karafyllis, Bekiaris-Liberis,
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& Papageorgiou, 2017; Zhang & Prieur, 2017) focus on ARZ model,
due to its simplicity and realism. In Belletti et al. (2015), spectral
analysis is applied to the linearized ARZ model and a parameter
comparable to Froude number is proposed to classify different
regimes in traffic flow. The boundary control and measurement
are designed based on the spectral analysis. Zhang and Prieur
(2017)investigate the local stability of a positive hyperbolic system
with application to the ARZ model and Karafyllis et al. (2017)
provide a boundary control law that achieves global stabilization.
The control strategy developed in Belletti et al. (2015) and Zhang
and Prieur (2017) both needed coordination of ramp metering
and varying speed limits. The previously cited results Zhang &
Prieur (2017) and Karafyllis et al. (2017) considered the homoge-
neous ARZ model, neglecting the relaxation term which reflects
adaptation of driver’s behavior to traffic conditions (Fan, Herty, &
Seibold, 2013). In this paper, the relaxation term is kept in the ARZ
model and therefore the inhomogeneous ARZ model is considered
which preserves more potential to yield a realistic prediction. More
importantly, only the inhomogeneous ARZ model considering the
delay of driver’s response is able to describe the instabilities of uni-
form states in stop-and-go traffic problem. At the same time, only
ramp metering control is implemented which is more applicable
in practice. Furthermore, the adaptive control problem is solved.
The stabilization of ARZ model is achieved without knowing some
boundary parameters and relaxation time.

The key idea of our control design is applying backstepping
method to ARZ model which is a hyperbolic PDE system. Theoret-
ical results on boundary control design for PDEs using backstep-
ping method have been developed for 2 x 2 coupled hyperbolic
systems in Anfinsen and Aamo (2018), Coron, Vazquez, Krstic, and
Bastin (2013), Deutscher (2017a, b), Vazquez, Krstic, and Coron
(2011), and Yu, Vazquez, and Krstic (2017), and general hetero-
directional hyperbolic systems in Anfinsen, Diagne, Aamo, and
Krstic (2016), Auriol and Meglio (2016), Deutscher (2017c), Hasan,
Aamo, and Krstic (2016), Hu, Meglio, Vazquez, and Krstic (2016),
Meglio, Argomedo, Hu, and Krstic (2016), Meglio, Vazquez, and
Krstic (2013), and Su, Wang, and Krstic (2017). We adopt and
enhance the existing methodology to fit the ARZ model. This is
an essential step for boundary control of freeway traffic in its PDE
formulation. We develop full-state feedback boundary control law,
boundary observer based on Vazquez et al. (2011) and further
enhanced the adaptive control design based on Yu et al. (2017).
We address the problem of unknown parameter coupling with
boundary measurement which is absent in the previous literature.

The main contribution of this paper: this is the first result
on boundary feedback control of inhomogeneous ARZ model to
authors knowledge. We address the traffic dynamics with ARZ
PDE model from control perspectives, explore the general frame-
work for stabilization problem of stop-and-go traffic and develop
boundary feedback control design including both nonadaptive and
adaptive designs. Motivated by the ARZ PDE model, our work
yields some theoretical advance relative to previous results on
adaptive control design for hyperbolic systems. Most importantly,
this result paves the way for addressing the traffic problem with
PDE boundary control, as one of its most important application.

The outline is as follows: Section 2 presents linearized ARZ
model and free/congested regime. Section 3 proposes a general
freeway traffic control model through ramp-metering. Sections 4
and 5 provide boundary control design for downstream of the ramp
metering traffic and full-state feedback control law and observers
for upstream of the ramp metering traffic. Section 6 gives adap-
tive output feedback design for the upstream of ramp metering
problem. Both the nonadaptive control design and adaptive design
are validated with simulation in Section 7. Section 8 summarizes
results and discusses future work of this paper.

2. Problem statement

We consider the Aw-Rascle-Zhang model with a relaxation
term and linearize it around steady states.

2.1. Aw-Rascle-Zhang model

The Aw-Rascle model is

3 p + 3 (pv) =0, (1
V(p)—v

dv + (v — pp'(p))dxv == (2)

The state variable p(x, t) is the traffic density and v(x, t) is the
traffic speed, V(p) is the equilibrium traffic speed profile and t is
the relaxation time related to driving behavior. The variable p(p) is
defined as the traffic pressure, an increasing function of density

p(p) = p”, (3)
and y € R,.
The Zhang model is given by
dp + ax(/ov) =0, (4)
orv + (v + pV’(p)) oyv =0. (5)

Combining these two models together, we have the Aw-Rascle-
Zhang model in (p, v) given in (1), (2), and the conditions p'(p) =
—V’(p) and p(0) = 0 need to be satisfied so that the Aw-Rascle
model and the Zhang model are consistent. Thus it holds that

p(p) = vy = V(p), (6)

where vy is the free flow velocity. Since V(o) = 0 and py, is the
maximum density, p(p) = p? is rescaled as

Y
mm=w<ﬁ). (7)
Pm

The equilibrium velocity-density relationship V(p) is given in the
form of Greenshield’s model (Greenshields, Bibbins, Channing, &
Miller, 1935),

o\’
wm=w—mm=wﬁ—(p)). (8)

2.2. Linearized ARZ model

The traffic density is the number of vehicles per unit length. The
traffic flux is defined as the number of vehicles per unit time which
cross a given point on the road, which is a more reasonable physical
variable to control by ramp metering. Therefore, we rewrite the
ARZ model in traffic flux and velocity (g, v),

qlyp —v) q(vs —p —v)
qr + vqx = vy + ! s (9)
v TV
vF—p—v
w—Wp—wwzl—7——, (10)

where the traffic flow flux q is defined as

q= pv. (11)
The traffic pressure p(p) and flux q are related by
v g\
p= —fy(f) . (12)
Pm \V

There is no explicit solution to the nonlinear hyperbolic (q, v)-
system in (9), (10). To better understand the dynamics of the ARZ



40 H. Yu and M. Krstic / Automatica 100 (2019) 38-51

traffic model, we linearize the model around steady states (q*, v*).
The small deviations from the nominal profile are defined as

a(?ﬁ t) :q(x5 t)_q*ﬂ (]3)
o(x, t) =v(x, t) — v*, (14)
wherex € [0, L], t € [0, c0).

We consider the traffic dynamics of a segment of freeway and L
is the length of freeway segment. For inlet boundary at x = 0, we

consider a constant traffic flux g* entering the domain which can
be realized by implementing a mainline flux metering at the inlet,

q(0,t) =q". (15)

For outlet, we assume to implement a mainline density metering
so that the following condition holds,

(L, t) = p*. (16)

Applying this assumption to the outlet boundary x = L of con-
sidered freeway section and we obtain a boundary condition for
(q, v)-system in (9), (10),

oL, )= —q(L.0). (17)
P

The linearized ARZ model is described with the following (g, v)-
system,

~ o Tlypr—vr). q (1 1.
QI+UQX_UX=_(_ )U

v* T \v* yp*
- (18)
TV*
yp*—v' . yp*.
—(yp" — v )k — - =, (19)
TV Tq
with the linearized boundary conditions
q(0, t) =0, (20)
1
(L, t) =—q(L, t). (21)
p*

where p* = p(q*, v*), according to (12).
2.3. Free/congested regime analysis

According to the relation between p* and v* in (6), the following
holds

VI —yp =0 —y(yy =) =1+ y W —yuy. (22)

For free-flow regime, yp* < v* implies v* > #uf. For congested
regime, yp* > v* implies v* < ﬁvf.Therefore, v* = Loupisthe
critical velocity to distinguish the free regime and the congested
regime of traffic flow.
o Free-flow regime : p*((]f# & v*)#vf.
In the free-flow regime, both the disturbances of traffic flux
and velocity travel downstream, at respective speeds v* and
v*—yp*. The linearized ARZ model in free-regime is a homo-
directional hyperbolic PDEs.
o Congested regime : p* > ! i V¥ < %vf
In the congested regime, tile dlsturbances of the traffic flow
flux are carried downstream by the vehicles that generated
them. The disturbances of the traffic speed travel upstream
at a speed of yp* — v*. Therefore, we are dealing with
a hetero-directional coupled hyperbolic system, given that
v* — yp* < 0and v* > 0 in the congested regime. The
disturbances force vehicles into deceleration-acceleration

cycles, leading to the traffic oscillations, known as the stop-
and-go traffic. This kind of instability in traffic causes unsafe
driving conditions, extra fuel consumptions and eventually
evolves into a bumper-to-bumper jam.

e Bumper-to-bumper traffic jam : p* = p, & v* =0
The traffic becomes bumper-to-bumper jammed when the
traffic density reaches its maximum and traffic speed equals
0.

In this paper, we focus on control design for the congested
regime

* p * )/
Pm > P >W<¢O<v <1+)/vf' (23)

We choose the steady states (p*, v*) satisfying above inequalities
but not too close to bounds so that small disturbances will not
exceed them.

3. Boundary control model

Before we apply boundary control to the linearized ARZ model
in(q, ), we represent the system in Riemann coordinates and then
map it to a decoupled first-order 2 x 2 hyperbolic system in (w, v).
We propose two different control strategies for the hyperbolic
(w, v)-system through ramp metering control.

3.1. Mapping to a first-order 2 x 2 hyperbolic system

We define new variables (w, v) in Riemann coordinates,

(1 1.
w=q—q (—— )v, (24)
v* yp*
5 :L (25)
2%
We obtain
1
we(x, £) + v wy(x, ) = — —w, (26)
T
bt * *\= 1
ve(x, £) — (yp* — v )uu(x, t) = — —w, (27)
w(0,0)=— 2" 50,0 (28)
v
(L, t) =w(L, t). (29)

In order to decouple (26) and (29), we introduce a scaled state as
follows:

B(x, t) = exp (%) wx, ). (30)

The (w, v)-system is then transformed to a first-order 2 x 2 hyper-
bolic system

we(x, t) = — viwg(x, t), 31
ve(x, t) =(yp* — v*)ix(x, ) + c(x)w(x, t), (32)
W(0, t) = — koD (0, £), (33)
v(L, t) =kw(L, t). (34)
where
1 X
cx)=— —exp (_rv*>’ (35)
ko :]/177—1)7 (36)
vr
K —exp(_L*> (37)
TV



H. Yu and M. Krstic / Automatica 100 (2019) 38-51 41

UORM Control DORM Control

I Traffic upstream of » | I Traffic downstream of
ramp melerlng // ramp meterlng //

Ramp metering

Domain L{ Domain D

Fig. 1. A freeway segment controlled by ramp-metering.

The spatially varying coefficient c(x) is a strictly increasing function
and is bounded by

1 K
——<cx) < ——. (38)
T T
The following relations for boundary values are obtained from
(24)-(25),

q(0, t) =w(0, t) + ko(0, t), (39)
q(L, t) =xw(L, t) + kov(L, t), (40)
The applicable boundary control inputs could be traffic flow flux at
either the inlet or at the outlet of a freeway section. We summarize

the transformation from the linearized Aw-Rascle-Zhang model in
(G, D)-system to (w, v)-system,

w(x, t)—exp( )(q(x t) — p1o(x, ), (41)

u(x, t) =p20(§, t)- (42)

And the inverse transformation is given by

i(x, t) = exp (—%) B(x, £) + koB(X, 1), (43)

v(x, t) =—0v(&, t). (44)
2

where the constant, positive coefficients are defined as follows:

1 1 *

P1=q*<j— *>, p2 = q*' (45)
v Yp Yp

Therefore, we can study the stability of (g, v)-system through

(w, v)-system due to their equivalence. The control laws we ob-

tain later for the (w, v)-system guarantee the equivalent stability

properties of the (q, v)-system.

3.2. UORM/DORM ramp metering control

Considering a ramp metering is installed at freeway on-ramp
to reduce the oscillations in the congested traffic, we propose two
different control designs based on the domain we aim to control
with the ramp metering. (See Fig. 1.)

If we consider controlling the traffic downstream of the ramp
metering (DORM) in the domain 2, the ramp metering is located
at the inlet of the domain 2 and Ui,(t) is the control law to be
designed. The DORM controller Uj,(t) is applied with g(0, t).

In the case that we control the traffic upstream of the ramp
metering (UORM) in the domain %, the controller Ug(t) is located
at the outlet of domain % . The UORM controller Uyy(t) is applied
with q(L, t).

3.2.1. DORM control

We define a ramp metering boundary control input U, (t) at the
inlet of 2
Uin(t) =¢:(t) = q(0, t), (46)
q(L, t) =p*v(L, t). (47)

Note that the DORM controller Uj,(t) is applied with the traffic flow
flux variation at the inlet of domain 2. The other boundary condi-
tion does not change. We need to implement a density metering at
mainline outlet so that a constant density is enforced.

Substituting (46) into (39), we obtain the controlled boundary.
The DORM control model is given by (w, v)-system in (31), (32)
with controlled boundary at the inlet in (50),

we(x, t) = — v wx(x, t), (48)

Ue(x, £) =(yp* — v*)oal(x, t) + c(X)w(x, t), (49)
w(0, t) = — kov(0, t) + Uin(t), (50)
u(L, t) =kw(L, t). (51)

3.2.2. UORM control

We consider a constant traffic flux entering the domain % and
the control input Uy (t) is implemented with the ramp metering
at the outlet of the domain. For inlet, we need to implement a flux
metering at mainline so that a constant flux is enforced. The UORM
control input Uy (t) and g(0, t) are defined as

Uout(t) =4, (1), (52)
q(0, t) =0. (53)

The total traffic flow flux variation at the outlet of domain %
includes the traffic flow flux variation from the mainline and from
the ramp.

a6y =qL=, t) + qe(t). (54)

The mainline flow flux variation g(L~, t) in the domain is given by
(40). The flow flux variation g(L*, t) of the downstream of domain
7 is given by (21). Substituting (40) and (21) into (54), we obtain
the UORM control model with controlled boundary at the outlet in
(58).

We(X, t) = — v wy(x, t), (55)
ve(x, £) =(yp* — v*)ix(x, ) + c(x)w(x, t), (56)
w(0, t) = — kov(0, t), (57)
v(L, t) =xw(L, t) + Upue(t), (58)

3.3. Spectrum analysis of control models with zero input

In order to explore the traffic dynamics in the open loop-system,
we consider the zero input for DORM or UORM control design

q-(t) =0, (59)
Uin(t) :0, Uout(t) =0. (60)
According to boundary conditions in (50), (51) or (57), (58), we

have the following zero input system that holds for both control
models

We(x, 1) = — VWX, L), (61)
(%, £) =(yp* — v")ux(x, t) + c(X)w(x, t), (62)
w(0, t) = — ko(0, ), (63)

(L, t) =k w(L, t), (64)

where x € [0, L] and t > 0. The diagram is shown in Fig. 2.

The above zero-input system is equivalent to the open-loop
(q, v)-system in (18)-(21).

In order to analyze the spectrum of the system with zero input
in (61)-(64), we transform the first-order 2 x 2 hyperbolic system
to a second-order wave equation.

Ve (x, £) =0*(yp" — v* )y, ) — (20" — yp")yxe(x, £)

p* — v*
%yx(x, ). (65)
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g

5.

r=1L

<

Fig. 2. Diagram of control model with zero input.

The new variable y(x, t) satisfies the following relations,
w(x, 1) =ye(x, t) = (yp* — v )yx(x, 1),
U(x, £) =ye(x, £) + vyx(x, t). (68)

The term y,, is a structural damping, of which effect is fully ad-
dressed in D’Abbicco and Reissig (2014). The term y; is also a
damping term and the longer reaction time t will cause the weaker
damping effect of y; in the domain.

The wave equation is written in the vector form,

)40
ot \Jt Ve

where the operator matrix A is

Ve
1 * " yp* —v* * * * .
(—Tyr = (2v" —yp" yx + - Yx + 0 (yp* — vy )

The eigenvalues of A are obtained by solving the following equa-
tions,

A'y =yl‘7 (70)
A
22y = — (20" — P )AYx — -

p*_v * * *
+%yx+v(yp — 0 W (71)

*

We take Fourier transform with respect to the spatial variable x €
[0, L]. We map y(x, t) — y(n, t),n € Z,

V) =3 Jaexp (?) . (72)
n=1

The nth Fourier coefficient is defined as

L )
o= / y(x)exp (%) dx, (73)
0

the transformation yields
. inx, . —n?
=TV Yu= ) (74)
Substituting y, and yy, into (7 1), the kth pair of eigenvalues satisfies
the following quadratic equation:

2v* — yp* 1
0=2%+ <v77/pm’+ 7> »
L T
viypt —v") 5 ypt vt
n p—
2 7L
The nth pair of eigenvalues is obtained by solving the quadratic
equation,

S NN s 300 PP RS W 4 i
ni= (- + H-ni)

+

ni. (75)

Ma=—T L 5 (76)
Thus there are two sets of eigenvalues in the left half plane,

* _ * ‘l *
=2 TV = — Y (77)

L T L

Uin 0
v
r=0 r=1L

Fig. 3. Time response of DORM control model.

The eigenvalue A; only contains the imaginary part. The longer
the relaxation time t, the smaller the negative real part in the
eigenvalue X,. Ast — ocoand n — oo,

A1 — Im(400), Ay — Im(—o00). (78)

According to the above spectral analysis, two sets of eigenvalues
locate along the imaginary axis. The system is marginal stable and
there are persistent oscillations in the domain of the zero input
system in (61)-(64). Therefore, it is meaningful to propose control
design for the system.

4. DORM control design

The DORM control problem is given by

we(x, t) = — v wy(x, t), (79)
ve(x, t) =(yp* — v )ix(x, ) + c(x)w(x, t), (80)
(0, t) = — kov(0, t) + Un(t), (81)

o(L, t) =k w(L, t), (82)

wherex € 2 2 [0,L]and t > 0. The diagram of DORM control
model is shown in Fig. 3.
If we choose the DORM controller as

Uin(t) = kov(0, ¢), (83)
we get w(0,t) = 0. The explicit solution to the above (w, v)-
system with the DORM control law (83) is
X

w(x — v*t, 0), t< —,
— v*
w(x, t) = ) X X (84)

w(O,t——), t>—,

v* v*

and for t > vi
w(x, t) = 0. (85)

Solving for v(x, t), we have

v(x + (yp* —v")t, 0)
t
+ / e+ (rp* — vt — )0, $)ds,
0 L—x
< —,
ypr— vt
50 =1{ i <L’t_ L—x > (86)
yp* —v*
1 L X—s
+7/ c(s)ib (o, t+ 7> ds,
ypr—v i yp*— v
L—x
t > .
yp* —v*
Thus for t > tf, it holds that
B(x. ) = 0. (87)
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where
L L
v yp* —v
Substituting ko in (36) and v in (42), we get
Uin(t) = p19(0, t). (89)

The DORM boundary controller Uj,(t) is obtained by the measure-
ment of v(0, t). To show the exponential stability of the system in
the L? sense, we construct the following Lyapunov functions

L
v1(r)=1 /e”‘wz(x,t)dx, (90)
2v* 0
L
vz(r)Z;/ & v(x, t)dx, (91)
2(yp* —v*) Jo

and differentiate the Lyapunov functions in time. We obtain
the following inequalities using Cauchy-Schwarz Inequality and
Young’s Inequality,

Vi < — e M@ (L) + lw]?), (92)
Vy <ew?(L) — v%(0) — [|0]|

1 L
+ m / e v(x)c(x)w(x)dx. (93)
- 0
According to the boundedness of c(x) in (38), we have
1
lc(x)] < Co = - (94)
Then it holds that
. 1
vy <etc?w?(L) + —————[|w]?
’ 2d(yp* — v*)
d CZeZL
— (1= ) I, (95)
2(yp* —v*)
where d; is a positive constant and we choose d; < %
Consider the following Lyapunov function
V=dVi+Vy, (96)
2L .
where d, = max (e2LK2, m), it holds that
V < —doV, (97)

2,21
_ . dy 1 dqCge
where dp = min | % — dmor—) | T )

tial stability of the system (79)-(82) with the DORM boundary
controller (83) is shown above. From the explicit solution of the
system, it holds for t > t;,

. The exponen-

w(x,t)=0, v(x,t)=0. (98)
We summarize above result in the following Theorem.

Theorem 1. Consider system (79)-(82) with inital conditions wy, vg
e %[0, L] and the control law (83). The equilibrium w = v = 0 s

exponentially stable in the L? sense and the equilibrium is reached in
finite time t = t; given in (88).

5. UORM control designs

For UORM control design, we have

we(x, t) = — v wy(x, t), (99)
ve(x, t) =(yp* — v*)ox(x, t) + c(x)w(x, t), (100)
w(0, t) = — kov(0, t), (101)

(L, t) =k w(L, t) 4+ Uou(t), (102)

<l

Fig. 4. Time response of UORM control model.

wherex € % £ [0,L] and t > 0. The diagram of the UORM control
model is shown in Fig. 4.

5.1. UORM full-state feedback control design
Using the following backstepping transformation, we transform

the system of UORM control design (99)-(102) into the target
system,

a(x, t) =w(x, t), (103)
Blx. 1) =i(x, £) — f M(x — )i(e. t)de
0
- / K(x, £)(E, ). (104)
0

For boundary conditions, we have w(0, t) = «(0, t) and v(0, t) =
B(0, t). The target system is given by

ar(X, t) = — viay(x, t), (105)
ﬁf(xv t) =()/p* - v*)ﬁx(xv t)’ (106)
a(0,t) = — koB(0, t), (107)
B(L, t) =0. (108)

To obtain the target system, we take time derivative and spatial
derivative on (104). The following kernel equations and boundary
condition need to be satisfied,

(7p* — v )Ke — v*Ke =C()K(x — &, 0), (109)
K, x) = — <9 (110)
yp*

where K(x, &) evolves in the triangular domain 2 = {(x,£) : 0 <
& < x < L} and M(x) is defined as

M(x) = —K(x, 0). (111)

The well-posedness of the kernel equations (109)-(111) and the
boundedness of kernel variables are obtained following the same
steps of the proof in the Appendix of Vazquez et al. (2011). There-
fore, invertibility of the backstepping transformation in (103),
(104)is established and we can study the target system for stability
of the plant.

The UORM full-state feedback controller is chosen as

L
Unae(t) = — cib(L. €) + / M(L— £)5(E. )z
0

L

+ [ K onte. e (112)
0

so that B(L,t) = 0 is satisfied. One can easily find the explicit

solution to the target system (105)-(108) and obtain that

alx, t) = Bx, t) =0, (113)

after tf = t, +ts = & + 5. Thus o and § go to zeros in finite
time t = t;. Itis straightforward to prove that the «, B system is 1?
exponentially stable. Due to the invertibility of the transformation,
(w, v)-system is also L? exponentially stable.
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Theorem 2. Consider system (99)-(102) with inital conditions wg, vg
€ 12[0, L] and the control law (112) where the kernels K(x, &) and
M(x) are obtained by solving (109)-(111). The equilibrium w = v =
0 is exponentially stable in the L? sense and the equilibrium is reached
in finite time t = t; given in (88).

Transforming w and v in (112) to ¢ and v using the inverse
transformation in (43)-(44), we get the control law in (g, D) as

L
— L) + (L) + o /M(L — £)ile, t)d
0

' :
/OI«L s)exp( )v(s )

L
+ kof K(L,S)exp( Sﬂ)f](é,t)dé.
0 TV

Due to the invertibility of transformation (41)-(44) between (w, v)
and (g, v), the (g, v)-system is exponentially stable and converges
to zero in the finite time. Therefore, the (g, v) system is exponen-
tially stable and converges to (q*, v*) in the finite time t;.

To obtain Uyy(t), we need to take measurement of ¥ and g
in the domain %, which might be realized by traffic camera and
fleet GPS data. However, we propose the boundary observer design,
considering the difficulties and costs to implement sensors along
the freeway. We introduce two boundary observers; one is located
at the same boundary with the full-state feedback controller and
the other one is anti-collocated with the controller.

Uout(t) =

(114)

5.2. UORM anti-collocated boundary observer design

We define the following anti-collocated boundary measure-
ment

Yo(t) = v(0, t). (115)

According to (42), we obtain v(0, t) = p,v(0, t), by the measure-
ment of v(0, t). Then we design an observer by constructing the
following system,

We(x, t) = — v Wx(x, 1), (116)
De(x, t) =(yp* — v*)k(x, t) + c(x)w(x, t), (117)
w(0, t) = — koYa(t), (118)
O(L, t) =k (L, £) + Uou(t), (119)

where w and v are the estimates of state variables w and v. The
error system is obtained by subtracting the above estimates from
(99)-(102),

We(X, t) = — v Wy(x, t), (120)
Ve(x, t) =(yp* — v*) + c(x)w(x, t), (121)
w(0, t) =0, (122)

U(L, t) =k w(L, t), (123)

where 0 = w — w and ¥ = v — . The error system is same as
(79)-(82) with (89). According to Theorem 1, the error system is
exponentially stable in the L sense and converges to zeros in finite
time ;.

Theorem 3. Consider system (120)-(123) with initial conditions
Wo, Vo € L?[0, L]. The equilibrium w = v = 0 is exponentially
stable in the L? sense, which implies that ||w(-,t) — @(-, t)]| — O
and ||v(-, t) — (-, t)]| — 0. The convergence to O is reached in finite
timet = t.

5.3. UORM collocated boundary observer design

We define a collocated boundary measurement

Ye(t) = w(L, t). (124)

We obtain w(L, t) = (q(L, t) — p19(L, t)) /«, by the measurement
of (L, t) and (L, t). Then we design a collocated boundary ob-
server to estimate w(x, t) and v(x, t) by constructing the system

We(x, t) = — v wy(x, t) + r(x)(w(L, t) — (L, t)), (125)
Oe(x, £) =(yp* — v")ou(x, £) + c(x)i(x, t)

+ s(x)(w(L, t) — w(L, t)), (126)

w(0, t) = — kov(0, t), (127)

(L, t) =k Ye(t) + Uge(t), (128)

where w and v are the estimates of the state variables w and v. The
terms r(x) and s(x) are output injection gains to be designed. The
error system is obtained by subtracting the estimates from (99)-
(102),

We(x, t) = — v wy(x, t) — r(xX)w(L, t), (129)
Ue(x, £) =(yp* — v*)ix(x, ) + c(x)w(x, t)

— s(x)w(L, t), (130)

w(0, t) = — kov(0, t), (131)

v(L, t) =0, (132)

where w = w — w and ¥ = v — ©. We need to find the output
injection gains r(x) and s(x) that guarantee the error system decays
to zero. Using backstepping transformation, we transform the error
system (129)-(132) into the following system

Xe(x, t) = — v*ig(x, 1), (133)
Ve(x, £) =(yp* — v*)u(x, 1), (134)
X(0,t) = — koi(0, t) (135)
v(L, t) =0. (136)
The backstepping transformation is
L

Ax, t) =w(x, t)—/ K(L+x — &)w(E, t)de, (137)
v(x, t) =v(x, t) / M(v X+ (yp* — v)E)w(E, t)dg, (138)
where the kernel [ is given by
M(x) = — lc<x>. (139)

yp* \yp*

For boundary condition (135) to hold, the kernels K and M satisfy
the relation

K(L— &)= M((yp" — v")E). (140)
the kernel K is then obtained
o 1 kK
K(x) = ———c (M(L—x)>, (141)
yp* yp*
and
. 1
[K(x)| < (142)

yprt’
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according to the boundedness of c(x) in (94). The output injection
gains r(x) and s(x) are

r(x) =0*K(x) = ———c (””7_”@ - x)) , (143)
Yp* yp*
s(x) = — v*"M(v*x + (yp* — v*)L)
_v C(LX_W’;UL) (144)
yp* \rp* yp*

The backstepping transformation is invertible. Therefore, we study
the stability of the error system through the target system (133)-
(136). It is straightforward to prove the exponential stability of
error system in the L? sense and finite-time convergence.

Theorem 4. Consider system (129)-(13
Wo, Vo € L2[0, L]. The equilibrium w = 0 is exponentially
stable in the L? sense. It holds that |w(-, w(-, t)] — 0and
lo(-, t)— (-, t)|| = 0 and the convergence to equilibrium is reached
in finite time t = t;.

with inital conditions

2)
]
t) —

We design an anti-collocated boundary observer and a collo-
cated boundary observer. Both of them achieve the exponential
stability of estimation errors in the L? sense and finite-time conver-
gence to 0. In comparison, the collocated boundary observer needs
two spatially varying output injection gains, but could be easier
to install in practice since it is located at the same boundary with
UORM controller Uyy(t).

5.4. UORM output feedback control design

Combining the state feedback controller and the boundary ob-
servers, we have the output feedback controller

L
%Mﬂ=—KMLU+/mM@—@ﬂ&U&
0

L
+ /0 K(L, &)w(&, t)dE, (145)
where w and v can be obtained from the anti-collocated boundary
observerin(116)-(119) with measurement Y,(t) = v(0, t) or from
the collocated boundary observer in (129)-(132) with measure-
ment Y.(t) = w(L, t) and observer gains given in (143), (144). The
following theorem summarizes the results from Theorems 2-4.

Theorem 5. Consider system (99)-(102) with inital conditions g, Vg
€ 12[0, L] and with output feed control law (145), where the kernels
K(x, &), ( ) are obtained by solving (109)—(111). The equilibrium

w = v =W = D = 0is exponentially stable in the L% sense.

6. Adaptive UORM control design

The previous feedback control designs are based on the knowl-
edge of parameters in the system. However, the relaxation time t
is hard to measure in practice and is affected by many factors. In
addition, coefficient y in the pressure-density relation reflects the
aggressiveness of drivers’ behavior and relates to road situation.
Due to the change of road at inlet or outlet with on-ramp, values of
y are different for in-domain and boundaries. We consider y to be
unknown at boundaries but a known coefficient within the domain
% . According to (36), kg is considered as an unknown constant
parameter at boundary. The adaptive control law that is proposed
in this section can also be used as an alternative non-adaptive
output feedback control design if parameters are given.

Consider the following hyperbolic system with adaptive control
input U(t),

We(x, t) = — v wy(x, t), (146)
Ue(X, t) =(yp* — v*)ug(x, t) + c(x)w(x, t), (147)
w(0, t) = — kov(0, t), (148)
o(L, t) =kw(L, t) + U(t), (149)
with the measurement Y(t) at the inlet and by (25),
Y(t) =0(0, t), (150)
v(0, t) = Y(£), (151)

where x € # 2 [0,L]and t > 0. The coefficients kg, p» and
K = exp (—L) are unknown constant boundary parameters and
c(x) = —= exp( ) is unknown spatially- varymg parameter,
since  is unknown. The steady states p*, ¢* and v* are known.

6.1. Scaling the states

First we scale w with unknown constant « and v with unknown
constant k; for the convenience of the parameter estimation,

wlx, £) = —i(x, 1), (152)
P2
1
u(x, t) = —u(x, 1), (153)
P2
and the system is mapped into
we(x, t) = — viwx(x, t), (154)
Ue(x, t) =(yp* — v )ix(x, ) + c(X)o(x, 1), (155)
(0, t) = — kkov(0, t), (156)
1
v(L, t) =w(L, t) + —U(t), (157)
02
where the unknown parameters are defined as
1
e =Y 5= ek, 1=, (158)
K P2

with measurement v(0, t) = Y(t). The scaling of w and v reduces
the number of couplings between unknown coefficients and state
variables.

6.2. Observer canonical form

In order to decouple the (w, v)-system in domain, we use the
following backstepping transformation.

alx, t) =o(x, t) — fXM(x — &)o(&, t)dE, (159)
0

Bx, t) =0(x, t) — / K + (yp* — v )§)wl(§, £)dé. (160)
0

We transform the (w, v)-system into an observer canonical form,

X, t) = — v¥oy(x, £) + 61 (X)Y (1), (
X, ) =(yp" — v )BuX, t) + 62(X)Y (1) (162)
(
(

(243
Bt

a(0,t) =rpB(0, t),

~ o~ =

B(L, t) =a(L, t) 4+ rU(t), 164)
where 6;(x) = —v*roM(x) and 6,(x) = —v*roK(v*x). The measure-
ment is

(X(O, t) :rOY(t), (165)
B(0,t) =Y(1). (166)
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To obtain the target system, we take the time and spatial deriva-
tives on both sides of (159), (160). The kernels are

- 1 *—v* _ 1 X

M(x) = ¢ <L — ux) R =——¢ ( ) . (167)
yp* vp* vYp* vYp*

and new spatial parameters are

00 = ¢ (L— u,(), bo(x) = -2 E( 0 x). (168)
yD* yDp* yp* \yp*

Remark 6. For Vx € [0, L], the following holds for ©® £ Vp,;: ,

0:(x)] = O, [6:X)] <6. (169)

6.3. Parametric model and parameter estimation

We can easily find the input/output relation for the observer
canonical form by solving the system (161)-(164) directly,

t
a(x —v't,0)+ / 01(x — v*(t — s))Y(s)ds,
0
t < ?’
ax, t) = X (170)
o (0.t - i) + 1/ b1(s)Y (r - Q) ds,
v* Jo
X
t>—.
vt

Substituting into «(0, t) = roY(t) and therefore we find, fort > U’%:

(X, ) = roY (t - vi) + vl /xel(s)y (t - X;S) ds. (171
0

Thus we can obtain «(L, t) by the knowledge of Y(t) from t — L

v

tot,
L 1 [t L—s
all,t)=rY|(t—— )+ — 91(5)Y t— ds. (172)
v* v* v*
Given B(L, t) = a(L, t) + rU(t ) we solve for B(x, t),
Bx Jtr(yp* v)t, 0)
4 / bo(x + (yp" — v )t — S)V(s)ds,
0 L—x
t< —,
L yp* — v
Blx.t)=1{p8 <L, — ;") (173)
yp* —v*
1 L —
+7/ 0y(s)Y (r - i) ds,
yp* — v Jx yp* —v*
L—x
t>—"-
yp* —v*
We now find for t > - pﬂj"v*:
L—x
sy = (1~ L)
yp* — U*
1 L -
n 7/ 6(5)Y (t— STr )ds, (174)
yp* —v* Jx yp* —v*
thus for t > W,we have
L L
B0, 1) =« <L, - i) nU <t - i)
ypr —v* ypr —v*
1 L s
+ — Gr(S)Y [t — — )ds (175)
yp* —v* Jo yp* —v*

By substituting «(L, t)in Y(t), we obtain the input/output paramet-
ric model,

L L L
Y(t) =ru (f — ) + oY (t - = )
yp* —* v* yp* — v+
[7%1;* *
i / T, <v*(s—t)+’/pL) Y(s)ds
oL L yp* —v*

T
t
- / 6 ((yp* — v*)(E — 5)) Y(s)ds + £(0),
=

where &(t) is defined as the error of the parametric model. The
value of g(t) is arbitrary for t € [0, v* + ﬁ], depending
on the initial values of «(x, 0), B(x,0) and &(t) 0 fort e
L+ ﬁ, 00). We use this input/output parametric model to
estimate the unknown spatially-varying parameters 6(x), 62(x)
and unknown constant boundary parameter rq.

The following update laws are based on the gradient algorithm
with normalization and projection,

(176)

3:61(x) = Proj (n(x, £), by (x, r)) , (177)
365 (x) = Proj <r2 X, 1), by(x, t)) (178)
8T = (t L )B(o, t), (179)
v* yp —
a[rl <t ) B( ) t)! (180)
yp* — v*

where yl(x) yz(x), y3 and y4 are positive adaptation gains and

)/1()( Y (t yp 71,.) -
Ti(x, t) B(0, t), (181)
)’z(X (f o ,v*) .
To(x, t B(0, t). (182)
o(t)yp* — v*)
The normalization is given by
L L L
o(t) =1+ Y? (r—7—7>+u2 (t—i)
v* yp* — p* yp* — v*
t
+ / Y?(s)ds. (183)
P

v ypr—ur

The adaptive estimation error 3(0, t) of parameter estimates él(x),
0,(x), o and 71 is obtained from the input/output parametric model
£) - B(0, t)

as follows,
R L
_Y(6) = hU (f - i)
yp* — v

B0, t) =p(0,
. ( L L >
—fY(t——— ——
U* .yp* _ U*

t_%v",\ *
+ f T, <v*(s—r)+LL> Y(s)ds
b L Yo —v*

vt ypt—

t
- / b ((yp* — v*)(t —5)) Y(s)ds — &(t).  (184)
t_yp*%v"
The projection operator is given by
N . 16l<6 or 61 <0,
Proj(t;, 6;) = R . (185)
0, |9,| =@® and 91‘1',' > 0.
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Denote the parameter estimation errors as

Oi(x. 1) =6i(x) — Oi(x. 1), i=1,2 (186)
r(t) =r —fi(t), j=0,1. (187)
Lemma 7. The update laws (177)-(179) guarantee that:
10:x)] < 0, 16:(x)] < ©, (188)
16111, 116211, 70, T1 € Lo, (189)
130111, 13c02 11, cFo, cF1, poO.0 L0 L. (190)
Vo(t)

By constructing Lyapunov function for the adaptive estimation
errors ; and 7, it is straightforward to prove the above lemma. The
detailed proof is omitted here. The projection in (185) guarantees
that 6;(x), 6,(x) are pointwise bounded not only L? bounded, as
shown in (188).

6.4. Filter-based observer design

We introduce the adaptive state estimates based on the input
and output filters,

a(x. t) =hohi(x. t)+$/ Bi(E)pi(x — &, t)dE. (191)
0
L
B(x,t)sz(x,tw%/éz(s)m(ux—s,t)da (192)
yp* —v X

We represent the signal B(L, t), the output Y(t) with the following
transport PDEs. The filter for (L, t) is

Pe(x, ) =(yp* — v )x(x, £),
W(L, t) =L, t), P(x,0) = Pro(x),

where B(L, t) = #U(t)+a(L, t). The signal &(L, t) is obtained from
(172) with updated parameters 6;(x, t) and 7(t),

L
G(L,t) = foY (t - i) + l/ bi(s)Y (t - Q) ds.  (195)
v v* Jo v

The filters for Y(t) are

8[¢](X, t) = U*ax(pl(x’ t)a (196)
$1(0,£) =Y(t),  ¢1(x, 0) = P1o(x), (197)

and

dea(x, t) =(yp* — v")oxpa(x, 1), (198)
¢2(L7 t) :Y(t)v ¢2(X, 0) = ¢20(X)s (199)

where x € [0, L], and 17/0, P10, @20 are arbitrary initial conditions
verifying boundary conditions. The explicit solutions to the above

PDE filters for t > max ( L _L *) are given by

* yp*—v

A R L—x R L—x
yx,t)y=rU|(t— — | +a(L,t ——— ], (200)
yp* —v* yp* — v*

d1(x, t) =Y (t - i) , (201)
v*
L—
dox, ) =Y <r - 7") . (202)
yp* —v*
The adaptive estimates a(x, t) and B(x, t) verify that
G = = V@ + G1(X)Y () + o (x, 1)
1 x o
+ o [ adierwn— .o, (203)
0

Be =(yp* — v*)Bx + b(x)Y (1)

1 Lo
+ — / 3058 )pa(L + X — €, £)dE, (204)
ypT —v X
with boundary conditions
a(0, t) =fog1(0, t) = oY (t), (205)
BL, t) =V(L, t) = FU(t) + &L, t). (206)
Denote the adaptive observer errors as
d=a-a& B=p-B, (207)
The error system is governed by
@ = — v*ay + 1(x)Y(t) — Forpr(x, t)
1 [* 4
- | ademx - e, (208)
0
Be =(yp* — v")Be + B(0)Y (0)
L
- — / 3055 )pa(L + X — €, £)dE, (209)
ypT —v X
with boundary conditions
a(0, t) =ro¥Y(t), (210)
B(L, t) =FU(t) + a(L, t). (211)

6.5. Adaptive output feedback control design

To obtain the adaptive control law, we apply the backstepping
transformation to the adaptive state estimate . The transformed
state is given by

1 X A N
nx)=px)— ——— / K(x — §)B(&)dE £ Z[Blx),  (212)
ypT —v* Jo

where 122 is obtained by solving online the following Volterra
equation,

/ Rox — £)0()de. (213)

+ * *
ypT — v Jo

Note that IA<2(x) and éz(x) are functions of time. The inverse trans-
formation is then given by

N 1 X .
B(x) =n(x) — *7/ Or(x — £)1(&)dE
ypr —v7 Jo
Lp — — D% 7. (214)
yp* — v*

With a lengthy but straightforward calculation, we obtain that
ne =(yp" — v ) — K()B(0) + 1 x #[0:6,1(x)

1 Lo
+ o (f 3r92(‘§)¢2(L+x—$,t)d§),
n(L) =0,

and the adaptive control law is derived from (216).
We summarize the transformatiop and inverse transformation
between the original system (w, v, ¥, ¢1, ¢2) and the final target

system (&, B, ¢, 1), ¢1, ¢2) as:

(215)

(216)

b1 =¢1, $2 = ¢, (217)
& =Z[p1l.n = (5 — Z)V + Fslel, (218)
B =(7 — 9v/ks] — (¥ + Tpl$2]), (219)
& =(5 — 9)[—«w] — Tl (220)
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and we can obtain the original states from the inverse transforma-
tion as:

b1 =01, P2 = ¢, (221)
¥ =n— %92 1 — Tplal, (222)
W=— %(y —g) & +al, (223)
0 =ko(.7 — ) [B+ U + Tl2]l. (224)

Due to the invertibility of the above transformation, we can obtain
the stability of the original system (w, v, ¥, ¢1, ¢2) by studying the
system in the equivalent variables (&, B, &, 1, ¢1, ¢2). The target

system (&, B, &, 1, ¢1, ¢7) is governed by the following PDEs,
& = — V' ax + 1 (X)Y(t) — Forpr (x, £)

1 o
- = / 8:01(E )1 (x — &, t)E, (225)
0
a(0, t) =rpY(t), (226)
Be =(yp* — v*)Bx + Ba(x)Y(t)
1 L,
S - / BOE(L +x— £, OdE,  (227)
)/p -V X
B(L, t) =a&(L, t) + FU(t), (228)
Qe = — V*ay + 1 (XY (L) + Porpr(x, £)
+ Ul / 8618 b1 (x — &, 1), (229)
0
a(0, t) =foY(t), (230)
e =(yp* — v e — Ka(x)B(0) + 1 % F[3:0,1(x)
L
J/p —v X
n(L, t) =0, (232)
dpa(x, t) =(yp* — v")da(x, t), (233)
ba(L, t) =Y(8), (234)
Jdpr(x, t) = — v dr(X, t), (235)
$1(0, t) =Y(t). (236)

Note that Y(t) = 1(0) 4+ B(0). According to backstepping transfor-
mation (212), we can obtain from (232) that

L
B = [ Fatt - )pc. 0. (237)
0
Substituting B(L, t) = 1 U(t) + &(L, t), we have
L
Uty = / k(L — ). 00 — 1L 1), (238)
' Jo a1

Using the adaptive estimates B(x, t)in (192) and a(L, t) in (195),
the adaptive controller is then obtained in an explicit integral form,
consisting delayed values of input and output,

o= [ (o) viexs

S

_ Py (r - é) i [, mviexs
r v " Je-L

1

Position x (m) O?OOO 0

time (min)

Fig. 5. Open-loop system.

-1 t
+T/
I t—

&
(&) f ()Y (s
E-o%

1 t
+ ﬁ/ ms(§)Y(&)dE, (239)
where m; are denoted as
ma(§) =61(L — v*(t — &), (240)
N L

my (&) =K; ((yp* —v*) (r —& - 7)) : (241)
ms(&) =K, ((yp* — v* )t — &), (242)
my(p) =61 (L—v*(§ — ), (243)

L
ms(€) = / Ro()al(yp* — v )€ =€)+ L — whdpe.  (244)

(rp*—v*)(t—8)

The parameter estimates 91()(, t), éz(x, t), fo and 7; are generated
from the update laws. We can obtain Kj(x, t) by solving online
the Volterra equation in (213). The Lyapunov stability proof is
shown in Appendix, which is derived from modifications of the
proof in Yu et al. (2017). The key idea in proving the stability
of (&, B, @, n, 1, ¢2)-system is to take advantage of the cascade
structure of the system. Due to the invertibility between (g, v)-
system and (w, v)-system, we arrive our main theorem for adap-
tive control design.

Theorem 8. Consider the plant (146)-(149) with the adaptive con-
trol law (239) and update laws (177)~(179). For any initial condi-
tlons 91('7 0)’ 92('! O)? rO(O)s rl(o) € Cg] [07 L]v II}()? {)0’ ¢)10,3 ¢20’ }ﬁo
that verify boundary conditions, the solution (w, v, ¢1, ¢2, ¥, 61, 62,
fo, 1) is bounded for t > 0 and for Vx € [0, L] it verifies that as
t — oo,

lw(x, )l = 0, [[v(x, t)]l — O,
lg(x, )l = 0, [[u(x, )] — 0.

(245)
(246)

7. Simulation

We take y = 1. The length of freeway section is chosen to be
L = 1 km. The free speed is vy = 40 m/s and the maximum density
is pm, = 150 vehicles/km. The steady states (p*, v*) are chosen as
(120 vehicles/km, 10 m/s) which is in the congested regime. The
relaxation time 7 = 60 s. We use sinusoid initial conditions.

Fig. 5 shows that in the open-loop system the density and
velocity are slightly damped and keeps oscillating. In Fig. 6, the
closed-loop system with DORM control is stabilized and converges
to the steady states in the finite time about 2.5 min. The closed-
loop system with UORM full-state feedback control in Fig. 7 is
stabilized and converges to the reference and the finite conver-
gence time is tf = L/v* 4+ L/(yp* — v*) = 150 s = 2.5 min.
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Fig. 6. Closed-loop system with DORM control.
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Fig. 7. Closed-loop system with UORM full-state feedback.
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Fig. 8. Closed-loop system with UORM output feedback.
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Fig. 9. Open-loop system without adaptive UORM output feedback.

The evolution of ramp metering control input is plotted with red
color at outlet x = 1000 m. We see the control input oscillates
around every half minute, which is reasonable in application. Fig. 8
shows that the closed-loop system with UORM output feedback
control (collocated observer) is stabilized and converges to the
steady states in about 5 min since it takes the collocated observer
2.5 min to estimate state variables and another 2.5 min for state
feedback control to converge to the steady states.

In the adaptive simulation, we choose T = 100 s. The open-
loop system is more oscillated than that of the non-adaptive case.
It takes longer time to stabilize with adaptive output feedback
control law. In Fig. 9, we can see that the open-loop system is
unstable. The adaptive output feedback result is shown in Fig. 10.

12

Velocity (m/s)
2 =

N ® ©

200

Position on

2
freeway x (m) 1000 0

4
freeway x (m) 1000 o 2

time (min) time (min)

Fig. 10. Closed-loop system with adaptive UORM output feedback.
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Fig. 11. Estimates of spatially-varying parameters.
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Fig. 12. Estimates of constant parameters.

The estimation of parameters in the system is given in Figs. 11 and
12.The blue lines in Fig. 12 represent the true values of the constant
parameters. The parameter estimates do not necessarily converge
to the true values, due to the local property of gradient methods.

8. Conclusion

This paper addresses the boundary feedback control problem of
ARZ traffic model with relaxation term. To stabilize the oscillations
of congested traffic regime, two control designs are introduced
for the second-order coupled hyperbolic system. The key idea in
the DORM control design is to cancel the forward coupling in the
system. In the harder case, UORM control design uses backstep-
ping method to cancel the coupling at outlet and thus achieves
exponential stability and finite time convergence to the steady
states. In the absence of parameters knowledge, we solve adaptive
boundary control problem of linearized ARZ model using back-
stepping method, gradient-based update laws and a filter-based
approach. The main step is to develop upstream of ramp metering
control approach and transform the hetero-directional coupled
hyperbolic system to the observer canonical form that is suitable
for adaptive design. It is of interest to explore adaptive control
design for this problem without over-parameterization and more
research is needed to be done on the property of relaxation time
in the ARZ model. A useful extension is to consider the effect of
changing lanes and autonomous vehicles in traffic model.
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Appendix. Proof of Theorem 8
A.1. L, boundedness

The boundedness of éz is given by Lemma 7. Using (213) and

Gronwall’s inequality, we establish a bound on K,
~ [©)

|K3(x)| < @evr =" 2 K5, (A1)

To prove the L, boundedness of system in (225)-(236), we con-
struct the following Lyapunov functions:

1 [t 1 [t .
72 :7/‘ e *@*(x)dx, V, = 7/ e B2(x)dx, (A2)
2 Jo 2 Jo
1 [t 1 [t
Vs == / e & (x)dx, Vi= - / en?(x)dx, (A3)
2 Jo 2 /o
_1 ' X 12 _ 1 ' X 12
Vs = epi(x)dx Vg = e* g5 (x)dx. (A.4)
2 0 2 0
Then we get
. v, 1 /v .2
Vi S—ﬁa (L)— 5 (; —v*—C2> llee]|
+ (V73 + 1611%) H(0)* + Ll lI* + Lz, (A5)
V, <el(yp* — v)@(L)
1 elcy . > -
—=|\yvp v = ——— —ec ] B
2 < 2(yp* — v*)
L
et o~
+ zﬂgz I27(0)* + L3l 1> + Ls + I, (A6)
4
. v* 1 /v Cs
Vi<— —a@*)— == - = —cs ) llal?
3=— g l)—2 (eL - s) el
o 1 4 .
+ <v*r§ + f”91 ||2> 70 +Isllp1 11> + 17, (A7)
6
. 1 elcy
Va<— < (yp* v ———— —eleg — 69) lInl*
2 2(yp* —v*)
* * L2
pr—v* ek
— (P 22 ) 200+l 2+l 12 +ho, (A8)
2 2Cg
. pt _ U* . o
Vs == L gall? + eyp* — v)i0) + I, (A9)
. v* .
Ve < — Tel"¢‘ I> 4+ v*A(0)* + L2, (A.10)

where [;(t) are integrable, nonnegative function of time by apply-
ing Lemma 7. And [;(t) are denoted as

. 1 . . 1 - -
Iy =0, 73 + muatelnz, L= (v g + Eneh ||2) B(0Y?,

(A.11)
et 3,6, . Pt =t
s= = (3L||92||2 - y—) BOP,  (A12)
4cy(yp* — v¥) 2
- 1 A o
ls =e"(yp* — v )FUtY, Is = 19:611% + 73, (A13)
2v*¢s
" 1 . . el(1 + K2)18,:6, ||
b= (v 73 + —||01||2> BOP, s = —— 2720 (A14)
2¢6 4c;(ypr — v*)
200+ K2) . elK? .
lo =———2[|8:0211*, Lo = == B(0), (A.15)
Co 2cg
Iy =€L()/P* - v*),B(O)Z, I, = v‘ﬂ(O)z, (A.16)
and c; are positive constants chosen as
U*Z U* (yp*)Z
= = = , A17
T 2el T gel el (A17)

(]/p* _ U*) v*2 v*
_ U = = A.18
o 4el ST el CT gl (A.18)
(vp)? (yp* —v) (yp* —v*)
C7 = , Cg = , Cg = . A.19
7 ol 8 4el 9 S ( )

Consider the following Lyapunov function V. = g;V; + V5, + V5 +
2 V4 + Vs 4+ Vg, and g7 and g, are positive constants defined as

g =2 Y~V n20)
v*
Aypt —v') (28 =)
N v To+ 110
£ (yp* — v* 2 +4e?K? o @7 +1011%)
2€2L ~ . ZE’L 5 . . . \
+———— 017+ [v* + =) @*+e'yp —ev*+v7),
yp* —v v
(A21)
we have
V< —gV+IV+I )
where g is a positive constant defined as
. v* ]/p* —*
=min|—,———, A23
£o ( 2 s ) ( )

and [ is the linear combination of I; and therefore is also inte-

grable, nonnegative function of time. Since ﬁllézll2 <V <
~ ~ L.~ A A

Hal2 J1BIR < o < SIBIR shlal? < vs < el

L
sInl? < Va < SlnlP gz llé1l® < Vs < 3li¢1l” and 3ll¢ 1% <
L . .
Ve < %||¢2||2. Then V is bounded and integrable (Lemma D.3.
in Smyshlyaev and Krstic (2010)), and the following holds that

&l 1N, &, nll, Il ligall € 25 N L.

Then with the inverse transformation (222)~(224) from the final

target system (@, B, &, 7}, ¢1, ¢2) to (W, v, ¥, 1, ¢2)-system, we
have

(A.24)

lwll, ]l € £ N L. (A.25)

Finally, from the inverse transformation (43)-(44) from (w, v)-
system to (g, v)-system, we get

lall, 1ol € 25 N Ze. (A.26)

A.2. Convergence

The above Lyapunov proof shows that V is bounded from
above and V is positive and integrable. According to Lemma D.2.
in Smyshlyaev and Krstic (2010), we have

lw(x, )| — 0, ||u(x, t)|]| — O. (A27)

The inverse transformation (43)-(44) from (w, v)-system to (g, v)-
system gives that

Igx, ) — 0, |lo(x, t)]| = 0. O (A.28)
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